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Usefulness of Spectral Analysis of Respiratory Rate Variability to
Help in Pediatric Sleep Apnea-Hypopnea Syndrome Diagnosis

Veronica Barroso-Garcia*, Gonzalo C. Gutiérrez-Tobal, Member, IEEE, Leila Kheirandish-Gozal,
Daniel Alvarez, Fernando Vaquerizo-Villar, Félix del Campo, David Gozal, and Roberto Hornero,
Senior Member, IEEE

Abstract— The sleep apnea-hypopnea syndrome (SAHS) is a
chronic respiratory disorder of high prevalence among children
(up to 4%). Nocturnal polysomnography (PSG) is the gold
standard method to diagnose SAHS, which is a complex,
expensive, and time-consuming test. Consequently, alternative
simplified methods are demanded. We propose the analysis of
the respiratory rate variability (RRV) signal, directly obtained
from the airflow (AF) signals. The aim of our study is to
evaluate the usefulness of the spectral information obtained
from RRYV in the diagnosis of pediatric SAHS. A database
composed of 946 AF and blood oxygen saturation (SpO:)
recordings from children between 0 and 13 years old was used.
Our database was divided into four severity groups according
to the apnea-hipopnea index (AHI): no-SAHS (AHI < 1
events/h), mild (1 events/h < AHI < 5 events/h), moderate (5
events’/h < AHI < 10 events/h), and severe SAHS (AHI > 10
events/h). RRV and 3% oxygen desaturation index (ODIs) were
obtained from AF and SpO: recordings, respectively. A
spectral band of interest was determined (0.09-0.20 Hz.) and a
total of 12 spectral features were extracted. Nine of these
features showed statistically significant differences (p-value <
0.05) among the four severity groups. The spectral features
from RRYV along with ODI; were used as inputs to binary
logistic regression (LR) classifiers. The diagnostic performance
of LR models were evaluated for the AHI cut-off points of 1, 5,
and 10 e/h, achieving 66.5%, 84.0%, and 88.5% accuracy,
respectively. These results outperformed those obtained by
single ODI;. The joint use of the spectral information from
RRYV and ODI; achieved a high diagnostic capability in the
most  severely-affected children, thus showing their
complementarity. These results suggest that the information
contained in RRYV spectrum together with ODI; is useful to help
identify moderate-to-severe SAHS.

* This work was supported by 'Ministerio de Ciencia, Innovacién y
Universidades' and ‘European Regional Development Fund (FEDER)’
under projects DP12017-84280-R and RTC-2017-6516-1, and by ‘European
Commission’ and ‘FEDER’ under project ‘POCTEP
0378_AD_EEGWA_2 P’.
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contratacion predoctoral de personal investigador’ grant from the Consejeria
de Educacion de la Junta de Castilla y Leon and the European Social Fund.
F. Vaquerizo-Villar was in receipt of a ‘Ayuda para contratos predoctorales
para la Formacion de Profesorado Universitario (FPU)’ grant from the
Ministerio de Educacién, Cultura y Deporte (FPU16/02938). L.
Kheirandish-Gozal and D. Gozal were supported by National Institutes of
Health (NIH) grant HL.130984.
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Health, The University of Missouri School of Medicine, Columbia,
Missouri, USA (email: gozald@health.missouri.edu).
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I. INTRODUCTION

The sleep apnea-hypopnea syndrome (SAHS) is a
prevalent respiratory disorder that affects up to 4% of
pediatric population [1]. Children affected by SAHS suffer
from repeated apnea (airflow absence) and hipopnea (airflow
reduction) episodes while sleeping [2]. This disease may lead
to serious medical consequences, affecting cardiovascular
and central nervous systems, as well as cognitive
development of children [1], [2]. Consequently, it is essential
for SAHS to be detected and treated timely.

The gold standard test to diagnose childhood SAHS is in-
hospital overnight polysomnography (PSG) [3]. PSG
involves monitoring and recording multiple biomedical
signals from pediatric subjects during sleep, like
electroencephalogram (EEG), electrocardiogram (ECG),
photoplethysmography (PPG), airflow (AF), and blood
oxygen saturation (SpO.) [3]. The recordings from PSG are
used to compute the apnea-hypopnea index (AHI), which is
the number of apnea and hypopnea events per hour of sleep
(e/h) [4]. Pediatric SAHS and its severity are diagnosed
according to AHI [4]. Despite PSG effectiveness, this test is
complex, expensive, time-consuming and especially
uncomfortable for children [5], [6].

These limitations, together with the high prevalence of
the disease in children, have increased the demand for
simpler diagnostic techniques. The analysis of a reduced set
of signals is commonly used for this purpose. ECG, PPG,
SpO,, and AF, have been widely analyzed in the pediatric
SAHS context [7]-[11]. The analysis of respiratory rate
variability (RRV) is proposed in our study. RRV have been
successfully used to assist in diagnosing SAHS in both adults
and children [11], [12]. However, the study of its spectral
content has not been fully addressed. RRV, defined as the
elapsed time between consecutive complete respiratory
cycles, is directly obtained from AF [13]. This time varies
when apnea and hipopnea events occur [11], [12].
Consequently, the repeated occurrence of apneic episodes
modifies RRV signal in frequency domain [11], [12], which
naturally leads us to its analysis. In addition, 3% oxygen
desaturation index (ODI3) obtained from SpO, has been
incorporated into the study for comparison purposes, since it
is a widely used clinical parameter to diagnose pediatric
SAHS [14], [15].

According to the aforementioned considerations, the
recurrence of apneas and hypopneas alters the RRV spectrum
[11], [12]. We hypothesized that the spectrum of RRV
contains useful information to assist in the pediatric SAHS
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diagnosis. Consequently, the objective of our study was to
evaluate the usefulness of the information derived from RRV
spectrum to diagnose SAHS in children. In order to reach this
goal, several spectral features have been derived from the
power spectrum of the RRV signal, due to the utility that they
have already shown in the SAHS context [11], [12]. The
usefulness of the spectral features extracted from RRV, as
well as their complementarity with ODI3, were assessed by
logistic regression (LR) modelling. The AHI cut-off points
commonly used to determine the different pediatric SAHS
severity degrees were evaluated.

II. SUBIJECTS AND SIGNALS

Nine hundred and forty six pediatric subjects suspected of
suffering from SAHS participated in this study. All of them
underwent PSG in the Pediatric Sleep Unit at the Comer
Children’s Hospital of the University of Chicago. The study
protocol was approved by the Ethics Committee of the
Hospital and the legal caretakers of children gave their
informed consent. The pediatric subjects were diagnosed
according to the rules of the American Academy of Sleep
Medicine (AASM) [4]. The common AHI cut-off points 1, 5,
and 10 e/h were evaluated [16]. The population under study
was randomly allocated in two groups: training (60%) and
test (40%), to design and validate the proposed methodology,
respectively. Table I shows the demographic and clinical data
of the subjects under study. No significant differences (p-
value > 0.05) were found in age, gender, body mass index
(BMI), and AHI between the training group and the test
group, after applying the non-parametric Mann-Whitney test.

PSG was conducted using a digital polysomnography
system (Polysmith, Nihon Kohden America Inc., Irvine, CA,
USA). All recordings included in our dataset had more than 3
hours of total sleep time. AF recordings, acquired with a
thermistor and sampled at 100 Hz, were used to obtain RRV
signals. AF recordings were normalized following the
methodology suggested by Varady et al. to minimize
differences among children due to age [17]. Moreover, AF
artifacts were discarded using a comparison of the standard
deviation and the kurtosis of AF segments. RRV was
computed as the time between consecutive inspiratory onsets
[13]. We looked for the points that are relative maximum in
AF (the points where the first derivative changes from
positive to negative) and the elapsed time between
consecutive maximum points was computed to obtain RRV
[13]. Afterwards, an interpolation process (resampling at 100
Hz) was required prior to the spectral analysis since the RRV
samples do not follow a constant sampling rate [11], [12].
SpO,, used to obtain ODI;, was recorded by means of an
oximeter at the sample rate of 25 Hz. Artifacts presented in
SpO, were removed following the methodology suggested in
others studies [10], [15].

III. METHODS

A. Spectral Analysis

The recurrence of apneas and hypopneas causes
alterations in RRV spectrum [11], [12]. Consequently, we
proceeded to estimate the power spectral density (PSD) of
each interpolated RRV signal using the Welch method
(Hamming window of 2'¢ samples, i.e. = 655 seconds, 50%

overlap, and length of the discrete Fourier transform of 27
points) [18].

Fig.1 shows the normalized PSDs averaged for the four
SAHS severity groups in the training set: no-SAHS (AHI < 1
e/h), mild SAHS (1 e/h < AHI < 5 e/h), moderate SAHS (5
e/h < AHI < 10 ¢/h), and severe SAHS (AHI > 10 ¢/h).

Differences among the four SAHS severity groups in the
training dataset were evaluated using the non-parametric
Mann-Whitney test in order to obtain the spectral bands of
interest [12], [14]. As can be seen in Fig. 2, the spectral band
of interest corresponds to the region that shows a greater
tendency to reach statistically significant differences (p-value
< 0.05 after Bonferroni correction) between the SAHS
severity groups: 0.09-0.20 Hz. The spectral band of interest,
obtained as indicated below, can also be observed in Fig. 1.

TABLE L DEMOGRAPHIC AND CLINICAL DATA OF THE SUBJECTS
UNDER STUDY
All Training Test group
group
Subjects (n) 946 570 376
Age (years) 6[6] 6[5] 6[6]
Males (n) 584 (61.73%) | 339 (59.47%) | 245 (65.16%)
BMI (kg/m2) 17.92[6.17] 17.72 [6.74] 18.07 [6.01]
AHI (e/h) 3.82[7.80] 4.17 [8.34] 3.33[6.44]
N°with AHI>1 (n) | 783 (82.77%) | 479 (84.04%) | 304 (80.85%)
N° with AHI>5 () | 397 (41.97%) | 256 (44.91%) | 141 (37.5%)
N° with AHI > 10 (n) | 225 (23.78%) | 145 (25.44%) | 80 (21.28%)
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Figure 1. Mean and standard deviation (std) of power spectral density
(PSD) of the four severity groups: no-SAHS (NO), mild (MILD), moderate
(MOD), and severe (SEV) SAHS, and spectral band of interest.
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Figure 2. p-values versus frequency for each of the comparisons between
SAHS severity groups: NO vs. MILD, NO vs. MOD, NO vs. SEV, MILD
vs. MOD, MILD vs. SEV, MOD vs. SEV.
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In order to study the RRV spectrum, the following
features were extracted:

e Median frequency (MF) of the full RRV spectrum. This
measure, defined as the frequency component under
which 50% of the cumulative power is obtained, allows
to estimate the spectral power concentration [10].

e  Maximum and minimum amplitude (MA4, mA) of PSD in
the spectral band of interest [10], [14].

o  First-to-fourth statistical moments (Mf-Mfs) and median
were computed to evaluate the central tendency,
dispersion, asymmetry, and concentration of the spectral
information in the band of interest obtained [12], [14].

e Spectral entropy (SE1), quadratic spectral entropy (SE>),
and cubic spectral entropy (SE3) were obtained to
measure the flatness of the RRV spectrum and quantify
the signal irregularity [11].

e Wootters’ distance (WD). WD is a disequilibrium
measurement that allows to measure the RRV
irregularity [10], [12].

B. Oximetry index

ODI; was obtained from SpO, the recordings. The
algorithm used for computing ODI; is based in the study
developed by Taha et al. [19].

C. Logistic Regression

LR is a standard method for binary classification [20]. It
estimates the posterior probability of belonging to the
positive or negative class according to the predictor variables,
i.e. the input features to the model [20]. The logistic function
follows the expression:

eﬁ0+ﬂ1xl+~'-+ﬁkx/(
z(x)=

1+eﬂ0+ﬂlxl+'"+ﬂkxk ’ (1)
where 7(x) is the posterior probability of membership to the
SAHS class, fo is the interceptor, f; (i = 1, ..., k) are the
coefficients associated to each predictor variable, and k the
number of features in the LR model. Sy and f; were optimized
using the algorithm of maximum likelihood estimation [20].

D. Statistical Analysis

The spectral features extracted from RRV did not pass
the Lilliefors normality test. For this reason, the non-
parametric Kruskal-Wallis test was used to assess the
existence of statistically significant differences (p-value <
0.05 after Bonferroni correction) in the obtained features
from the four severity groups. The non-parametric Mann-
Whitney test was used to evaluate possible significant
differences (p-value < 0.05 after Bonferroni correction)
between each pair of SAHS severity groups. The diagnostic
performance of the LR models was evaluated in terms of
sensitivity (Se), specificity (Sp), and accuracy (Acc).

IV. RESULTS

A. Training group

Table II shows the median and interquartile range (IQR)
values of the spectral features obtained for each SAHS
severity group, as well as their corresponding p-values after

Bonferroni correction. All of the features, except MF, SE>,
and SE3, obtained statistically significant differences (p-
value < 0.05) among groups. Three LR classifiers were
trained with the 12 spectral features from RRV (LRRRY),
using the AHI cut-offs 1, 5, and 10 e/h. Moreover, these
features along with the ODI; fed three more LR classifiers
(LRRRV, 0D13)'

B. Test group

The diagnostic performance obtained by LRV and
LRRRV. ODI3 models, and ODI; in the test set for the
thresholds 1, 5, and 10 e/h, is shown in table III. Binary
LRRRV. ODB3 models achieved 66.5%, 84%, and 88.5%
accuracy for 1, 5, and 10 e/h, respectively, outperforming the
results obtained with single ODI; and LR®RY,

V. DISCUSSION AND CONCLUSIONS

In this work, the usefulness of RRV signal to help in
SAHS diagnosis in children has been evaluated. A spectral
analysis of RRV was carried out for this purpose. A new
spectral band of interest (0.09-0.20 Hz) was defined by
means of statistical techniques, which have already shown
their usefulness in previous studies of pediatric SAHS [10],
[14]. Afterwards, this band was characterized by spectral
features (MA, mA, Mfi-Mfi, median, and BP). MF, SE\, SE»,
SEs, and WD features were also calculated to complete the

TABLE IL VALUES OF SPECTRAL FEATURES FOR THE FOUR SAHS
SEVERITY GROUPS
. Moderate | Severe
Spectral | NO-SAHS IMildSAHS| g\ yo™ | gAHS
Features | Median | Median | Median | Median [PV
[1OR] [1OR] [1OR] [1OR]
IMF (102) 4.50[1.79] | 4.35[1.66] | 4.50[1.96] |3.89[2.31]| 0.058
IMA (10'3) 5.28 [2.03] | 4.71[1.98] | 4.75[2.10] |4.30[3.46]| <0.05
mA (10°%) 3.36 [23.15] 3.06 [39.78] | 2.69 [68.40] | 0.17 [7.60] | <0.05
Mfi (103 1.23[0.86] | 1.22[0.96] | 1.25[1.22] |0.89[1.38]] <0.05
Mf> (103 1.35[0.52] | 1.25[0.66] | 1.26[0.69] | 1.05[1.03]| <0.05
Mf3 (10%) 1.18[0.93] | 1.04[1.07] | 1.10[1.24] | 1.50[1.27]] <0.05
\Mfs (10%) 3.48[3.20] |3.18 [2.69] | 3.37[3.34] |4.48 [4.59]| <0.05
Median (10°) | 0.49[1.03] |0.58 [1.31] | 0.42[1.65] | 0.16 [1.04]| <0.05
\SE1 (10‘1) 9.05[0.51] [9.09[0.56] | 9.05[0.71] |8.89[0.74]| <0.05
ISE2(107) 791[1.24] [7.92[1.34] | 7.90[1.16] | 7.72 [1.18]| 0.404
\SE3 (10“) 6.45[2.28] |6.35[2.10] | 6.40[1.94] | 6.32[1.65]| 0.864
WD (10™) 3.90[1.08] |3.79[1.32] | 3.95[1.63] |4.22[1.61]| <0.05
TABLE IIL DIAGNOSTIC PERFORMANCE OF LR MODELS AND ODI; FOR
AHI CUT-OFF 1, 5, AND 10 E/H
AHI cut-off =1 e/h
Se (%) Sp (%) Ace (%)
LRRRY 55.3 444 53.2
LRRRY 0DI3 65.5 70.8 66.5
ODI; 59.9 86.1 64.9
AHI cut-off =5 e/h
Se (%) Sp (%) Acc (%)
LRRRY 52.5 66.4 61.2
LRRRY 0013 74.5 89.8 84.0
ODI; 69.5 89.4 81.9
AHI cut-off =10 e/h
Se (%) Sp (%) Ace (%)
LRRRY 52.5 68.6 65.2
LRRRY 0DI3 78.8 90.9 88.3
oDI; 81.3 88.5 87.0
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spectral information from RRYV. Statistically significant
differences were observed in 9 out of the 12 extracted
features, showing the usefulness of these features. In this
way, a LR model fed with both the spectral features from
RRV and the ODI; reached moderate-to-high accuracies
(66.5%, 84%, and 88.3%) for 1, 5, and 10 e/h, respectively.
Therefore, the joint use of the spectral information from
RRV and ODI; was able to achieve high diagnostic
capability in the most severely affected children, showing
their complementarity.

Several studies have evaluated the use of a reduced set of
biomedical signals to detect SAHS in children, commonly
assessing a single cut-off. Shouldice et al. [7] analyzed
temporal and spectral features from 50 ECGs. They used a
quadratic discriminant analysis (QDA) classifier, reaching
84.0% Acc (85.7% Se and 81.8% Sp) for the threshold 1 e/h.
Lazaro et al. [8] analyzed 21 PPGs. In their study, a linear
discriminant analysis (LDA) classifier was used, obtaining
86.7% Acc (100% Se and 71.4% Sp) for 5 e/h. Garde et al.
[9] analyzed spectral and temporal features from 146 SpO,
and PRV signals. They used LDA and the AHI cut-off 5 e/h,
achieving 84.9% Acc (88.4% Se and 83.6% Sp). The results
of these studies are barely generalizable due to a low number
of subjects involved in them. By contrast, we have evaluated
our methodology according to the three common cut-off
points that establish the SAHS severity degrees, and
validated our proposal with a large database.

Some studies have already evaluated their methodologies
according to the different degrees of SAHS severity. In this
regard, Barroso-Garcia et al. [11] analyzed the variability
and irregularity of 501 AF and RRYV signals. The LR models
used in their study achieved 60% Acc for 1 e/h (60.5% Se
and 58.6% Sp), 76% Acc for 5 e/h (65% Se and 80.6% Sp),
and 80% Acc for 10 e/h (83.3% Se and 79% Sp). Hornero et
al. [10] used a multi-layer perceptron neural network fed
with features from 4191 SpO, recordings. Their study
reached 75.2% Acc (84% Se and 53.2% Sp), 81.7% Acc
(68.2% Se and 87.2% Sp), and 90.2% Acc (68.7% Se and
94.1% Sp) for cut-off points 1, 5, and 10 e/h, respectively.
However, both studies reported lower diagnostic
performance in 5 e/h. By contrast, our results for this cut-off
were higher. Pediatric subjects with an AHI > 5 e/h have a
high risk of being affected by major adverse health
consequences and morbidities [1], [16]. Moreover, surgical
treatment with adenotonsillectomy is recommended when
AHI > 5 e/h [1], [16]. Hence, their early diagnosis is crucial
and an automatic detection could help in these cases.

This study has some limitations. Although the number of
subjects is high, an even larger database would reinforce the
general character of our results. In addition, RRV signal has
been analyzed only in the frequency domain, thus it could be
interesting to conduct complementary analysis in the time
domain. Using methods of multiclass classification or AHI
estimation could be also useful, which constitutes another
interesting future research line.

In summary, a band of interest in RRV spectrum, with
significant differences between the pediatric SAHS severity

groups, was determined. RRV signal was characterized by
means of spectral features. The LR model fed with these
features and ODI; reached high diagnostic ability for AHI
cut-off values 5 e/h and 10 e/h, outperforming the individual
diagnostic capability of ODI; in all thresholds. These results
suggest that the information contained in RRV spectrum
combined with ODI; is useful to help identify moderate-to-
severe pediatric SAHS.
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Del Favero, Simone ....

. WePOS 06.3
... WeP0OS-29.10 ..... 26
... WePOS-33.15 ..... 35
.. WeP0OS-33.21 ..... 35
WePOS-33.43 ..... 37
FrB17.4
... SaD07.5 ...
.. ThA05.5 ....

ThCO06.4
Delatycki, Martin ....... WeA18.3
Delbem, Alexandre ................ FrP0OS-23.4
Delcio Parreira, Wemerson ... .. WeP0OS-01.3
Delgado, Francisco ............... .. ThB01.4
........................................ .. SaB18.5 .
Delgado-Gonzalo, Ricard ..........ccccceecveenennnne ThPOS-30.1 ........ 69
Delisle-Rodriguez, Denis .........ccccccooveviieeninnnn ThPOS-20.17 ...... 65
Delivopoulos, Evangelos .... . ThPOS-19.2
Della Croce, Ugo ............ ThB13.1

Della Penna, Stefania . WeC02.4
della Valle, Elena ........ .. ThA17.3 ...
Dell'Agnola, Fabio .......cccccooiiiiiiiiiiiiee. ThB20.3

. WeCO8 3
.. ThPOS-19.6 .
.. FrC16.6 ...

.. FrB12.1

Demirel, Omer Burak ..

Demko, Laszl6 ............ .. ThPOS-34.19
Dempsey, Sergio C. H. .....ccccciiiiiiiiiiiiiieen, SaB09.3 ............
Den Boer, Sebastiaan .............ccccccceeveeeeee. FrC08.1 L.
Deng, Chunfeng ..........

Deng, Hanjie .....
Deng, Huihua ....
Deng, Muqing .

. ThA05.2 ....
ThC146 .

Denison, Timothy ..
Denman, Simon ....

Deonarain, Ashley .
Dequen, Gilles ...

. ThPOS-33.45 ...
. WePOS-25.1 ...... 25
. WePOS-33.17 ... 35

Derakhshan, Amin . .. WePOS-25.3 ....... 25
Derksen, Harm .......cccoooiiiiiiiiieeee e ThAO0S5.1 oo
Deruelle, Christing ........cccccccoveeiviiieciiee e, FrB19.1 ..o,
Derungs, Adrian .... SaCo04.1

Desai, Alakh ....... SaA03.1

Desai, Jaydip .. ThA16.1
........................ .. ThRA16.5 ....

. .. FrB16.1 ...
........................................................................ FrPOS-27.1

Desaive, Thomas WeA16.5 ...............
............................... .. ThPOS-17.8 ........ 63
Deserno, Thomas .. .. ThPOS-246 ........ 67
Deshpande, Gauri ........ccccccoevveeeiiieeciieeceen FrA08.5 .............. 84
Deshpande, Sameer .........ccccceeviieniieeiinenn. WePOS-33.25 ..... 36
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Gordon, Alex ..
Gordon, Karen

Gordon, Paul ......

Gordon, RENEE ......eevieiiiiiiieeeeeceee e, ThA20.2 ............... 45
Gori, Riccardo ..........cccoeveeeeiiieecieeeeieee FrP0OS-25.4 ........ 111
Gorodetski, Alex . .. ThPOS-04.3 ......... 58

Gosselin, Benoit .

Goto, Toshiya ......c.ccceeeeeviieiieiiieiiesceceenne.. FrPOS-36.33 ... 123
Gotoda, Naoto .. SaD10.4 ............. 150
Gotoda, Takuji FrB03.2 ................ 89
Gottschalk, Michael WeP0OS-28.2 ........ 26
.................................. .. FrB21.2 ................ 95
Gottschalk, Sven ...... .. SaA06.5 ............. 130
Goubergrits, Leonid . .. WeP0OS-30.49 ...... 30
Goubran, Rafik A. .... .. WeP0OS-19.2 ........ 23
Goulart, Leonardo .........cccccevvveeviieeeiiieeeieennn

Goulding, Cathy ........c........

Govindan, Rathinaswamy ..
Gowen, Emma
Gowrishankar, Ganesh
Goyal, Vatsala
Gozal, David ..

Gozes, Ophir ..
Grabel, Stefan

Grabow, Niels

Grabowski, Reagan .
Grafe, Ksenija
Graham, Stuart L
Gramatikov, Boris ....

Grammer, Karl
Granados Trejo, Maria del Pilar

FrPOS- 37.3

Grand, Laszl6 .. WeP0OS-04.10 ...... 15
Grandi, Giulia ThB11.4 ............. 49
Grangeat, Pierre .........ccccceveiiiiienieiicicee, ThPOS-26.6 ......... 68
Grant, Patricia Ellen ...........ccccovviieiiieeccien. ThA12.5 ...t 42
Grafhoff, Jan ...........

Gratacos, Eduard ..
Grateau, Henri
Gratzke, Christian .
Graybill, Philip

Greene, Patrick ..
Greenlee, Mark

..................................... .. FrB15. 3
Greenstein, Joseph L ..
Gregory, Shaun David
Grigoriadis, Grigoris ....
Grigorovsky, Vasily ..
Grillo, Fabiana
Grimaldi, Cecilia
Grimone, Kristin ...
Grisic, Ana-Marija
Groenendaal, Willemijn ...
Gromer, Markus Elia ...
Gronlund, Christer ....
Groppe, David
Grosenick, Dirk
Gross, Robert
Grosse, Frederik
Grossenbacher, Olivier

. FrPOS-13.1
. FrPOS-37.41
. FrP0S-22.2

Grosse-Wentrup, Moritz .. .. SaA18.3 ...

Grotheer, Rachel ............ .. FrPOS-08.7 .. 104
Grubb, Christopher ... .. SaB15.1 ........... 139
Grube, Manon ..........ccooooeeiiiee e, FrPOS-37.12 ..... 125
Gruenewald, Armin .........ccccoeeveeeviieeenieee e ThC20.6 .............. 57
Gruenwald, Johannes . .. ThC01.2 .............. 52
Grundfest, Warren S. ..... .. FrPOS-33.28 ..... 17
Grundlehner, Bernard ... .. WePOS-19.8 ....... 23
Gryak, Jonathan .......... .. WeA19.5 ... 7
........................... .. WeP0S-12.7 .19
.. ThA05.1 ....... .. 40
.. ThA19.1 ... .. 44
.. ThC15.2 ...... . 55
............................................................... .. ThPOS-11.6 .. 61
Grymyr, Ole-Johannes Holm Nielsen ............ FrPOS-14.3 ....... 107
Gsaxner, Christina .........cccocciieiiiiiiiiiieeeee, SaC19.2
Gschwind, Claudia ... .. WeA06.2 ..

Gsell, Matthias
Gu, Bin ..
Gu, Lin

.. WeC09.1 ..
.. SaC01.5
.. WeP0OS-11.4

Gu, Minyu . .. SaD03.3

GU, PING ottt FrC17.3

GU, QU0 .o WeC17.5 ............. 13
Gu, Rui ...........

Gu, Xiaosong .

GU, XUGJUN it

Gu, xuelin .... WePOS-07.4 ....... 16
Gu, Yolanda ........ccccceeeeiiiiiiiiiieeceece e, ThB16.5 ............... 50
Guaitolini, Michelangelo .............cccccooieenenne. ThC16.3 .............. 56
........................................ .. ThC16.6 ...... 56
Guan, Cuntai .. WePOS-074 ....... 16
..................... .. WeP0OS-18.8 ....... 22

.. ThC18.3
.. ThPOS-32.3 .

Guan, Wenkai

Guan, XiNYU ....cooeiiiiiiieieeieeee e FrC16.2 .............
Guan, Yun .........

Guaraldi, Pietro ..

Guazzini, ANArea ..........cccccveeveeeeeiiiiiiee e ThPOS-21.5 ........ 65
Guber, Andreas E. ........cccoevvviiiiiiiiiiiiee, SaC07.3 ............ 143
Guedes, Felipe ...... .. ThPOS-33.13 ...... 73
Gueli, Calogero ..... .. FrB07.3 ... 90
Guérin, Jean-Luc ... .. WePOS-25.1 ....... 25
.................................................. .. WeP0OS-33.17 ..... 35
Guerra, Bruna Maria Vittoria . .. ThPOS-35.27 ...... 79
Guerrisi, Maria ........ccceeeeeeeiiiiiee e WePOS-11.17 ..... 18
........................................................................ FrC12.4

.. SaC05.1
.. ThPOS-14.1 .
.. ThCO01.1 ...

.. ThCO01.2

Guevara, Pamela ..
Guger, Christoph ...

Guggenmos, David .. .. ThPOS-36.2 ........ 79
Guha, Rajlakshmi .........ccccooooiiiiiiiiii WeP0OS-23.8 ....... 24
........................................................................ FrPOS-33.12 ..... 116
Guidetti, Martina ... .. WeC03.2 .............. 8
Guilhabert, Benoit .... .. WeA04.4 ..
Guimarées, Vania SaD08.2

Guiraud, David ........cccceeevviieeiee e ThC06.1
.................................. .. FrPOS-30.9 ....... 114
Gumery, Pierre-Yves ... .. FrPOS-144 ....... 107
. ... SaB02.2 ... 135
........................... ... SaC18.10 .... 146
Gumhold, Stefan ...... .. ThPOS-35.1 ........ 77
Gunaratne, Pujitha ........c.cccooiiiiiiiie ThAO05.1
Gunawardane, Palpolage Don Shehan H. ..... SaB09.4
Gunawardena, Dinusha Serandi .................... FrA21.1 ...
Gunawardena, Nishan ................ .. SaD16.1

Guneysu Ozgur, Arzu ..... .. FrPOS-27.13

Gunn, Alistair Jan ........ .. ThB02.2
.................................. .. SaD14.3 ...
Gunnarsdottir, Kristin ..........ccocoeviiiieiiiieeen. FrB01.4

Gunther, Deuschl ..........cccoviiiiiiiiiiieeece, ThPOS-25.1 ........ 67
Guntinas-Lichius, Orlando .. .. SaD026 ............ 147
Guo, Hengtao ................. .. SaB17.1 ...

GUO, HONGSUN ... FrP0OS-22.3 ....... 110
Guo, Jia-Jiun .....ooooiii e, FrPOS-08.8 ....... 105



Guo, Jiangjian
Guo, Jing
Guo, JunChao

Guo, Kairui SaD14.4
Guo, Kq ....... FrP0OS-28.11
Guo, Li ........ ThA20.4
Guo, Libao .. SaC12.5 .
Guo, Qiang .. ThPOS- 20 12

ThA09.4
ThPOS-36.5 ......... 79
.. ThPOS-36.6 ......... 80
.. FrP0S-26.2 ........ 112
GUO, WEIYU .. FrPOS-33.2 ........ 115
GUO, WENYU ...ooiiiiiiiiiiiiie e WePOS-30.9 ........ 28

Guo, Xinling

Guo, Yaqiu ..
Guo, Yi
Guo, Yuyu
Guo, Zengzhi
Guo, Zheshan
Gupta, Akshat ....
Gupta, Anushka
Gupta, Saurabh Kumar ...
Guragain, Bijay
Gurve, Dharmendra ...
Gustafsson, Magnus
Gutierrez Nuno, Rafael Angel ..
Gutierrez, David
Gutierrez, Gonzalo Cesar ..

Gutierrez, Marco ..........cccccceeeeeeeicieeeeeeeeeie. SaA03.5 ............. 129
Gutschmidt, Stefanie WeP0OS-29.2 ........ 26
Guttmann, Markus ...... SaC07.3 ............. 143
Guttmann-Flury, Eva ... FrP0OS-22.12 ...... 110
Gwillim, Lisa ............. SaD08.6 ............. 149
Gwozdz, Mary ThPOS-04.1 ......... 58
Gyorfi, AQNES ....oeiiiiiiiiiie e WePOS-09.2 ........ 17
H

Ha, Sangho .......cccoviiiiiiicie e FrPOS-34.13 ...... 119
Haas, Michael .........cccccoeeeviiiiiiiecciee e, SaA09.3 ............ 131
Habets, Jeroen ... WeC20.4 .............. 14
Habre, Rima ..........ccccvvee.

Hachmann-Nielsen, Elise ... .

Hada, Yasushi .................... . FrPOS 28.12 ...... 113
Haddad, Tahar .........cccccceeiviiiiiieccie e ThPOS-29.4 ......... 69
Hadimani, Ravi L. .....cccccocieiiiiiieee e WeP0OS-30.22 ...... 29
Hadipour, Sarah ....

Hadjiat, Yacine ............

Hadjidimitriou, Stelios ..
Hadjileontiadis, Leontios .

Hadzievski, Ljupco ...
Haeberlin, Andreas ..
Haemmerich, Dieter
Haering, Franziska
Hafezi, Maziar
Hagelauer, Amelie
Hager, Christine ....
Haggard, Warren ..
Hagio, Shota
Hagiwara, Hiroaki
Hagmann, Patric
Hahn, James
Hahn, Jin-Oh ..

SaCO5.6

Haider, Clifton
Haimovich, Adrian .
Hairom, Zarinah

. ThPOS-29.3
ThPOS-33.38
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Haj, Amer .......cccceeee. .. SaA10.2 .......... 131
Hajabdollahi, Mohsen .. .. WePOS-11.30 ..... 19
..................................... .. SaD19.6 ............ 153
Hajdu, Andras .......cccocoeiiiiiiiiceceeeen ThPOS-08.2 ........ 60
........................................................................ ThPOS-32.18 ...... 71
Haj-Hosseini, Neda .. .. ThB10.2 ............... 48
Hajian, Gelareh ........ .. WePOS-03.1 ....... 15
.. WePOS-04.7 ....... 15
Hakansson, Nils A. ... .. FrB16.1 ............... 93
Hakim, Siddiqui ........ .. ThPOS-236 ........ 66
Halamek, JOSEf ........ccoviiiiiiiiiiiiiieee e FrPOS-33.1 ....... 115
Hale, Olivia ......cccoeviiiieeieeee e ThPOS-33.46 ...... 75
Haleem, Ahmed ............. .. ThA145 ............... 43
Halim Parmonangan, Ivan . .. FrPOS-37.16 ..... 125
Hallez, Hans .........ccccoooeiiiiiiieiceeceee e FrP0OS-35.17 ..... 121
........................................................................ FrPOS-38.4 ...... 126
........................ .. FrP0S-38.25 ..... 127
Hallock, Laura ... .. WePOS-12.3 ....... 19
Halpern, Jeffrey . .. WePOS-16.2 ....... 21
Halter, Ryan ................ .. SaD10.1 ........... 150
Halvorsen, Per Stainer .. FrPOS-14.3 ....... 107
Halvorson, Ryan .........ccccceeiiiiiiiieneec. SaA17.3 ........... 134
Hama, Kengo ......cccccooeviiiiiiiiiieie e WePOS-34.5 ....... 37
.................................. .. WePOS-346 ....... 37
Hamacher, Volkmar . .. FrB10.3 ............... 91
Hamad, Eyad ........... .. WePOS-146 ....... 20
........................... .. WePOS-15.2 ....... 21
Hamada, Atsushi .. ThA16.6
........................... .. SaC16.3 ...
Hamada, Eiki ...... .. SaD05.4
Hamada, Nozomu .. WePOS-33.18 ..... 35
.................................. .. FrP0OS-37.18 ..... 125
Hamagami, Takuma ...........ccccooeviiieniinieennnn. FrPOS-38.5 ....... 126
Hamasaki, Shunsuke ..........ccccooeveeiieeeieennennn. WeA08.4 ............... 3
Hamdi, Nabila .............. .. FrPOS-27.3 ....... 112
Hametner, Bernhard . .. WePOS-31.1 ....... 30
Hamid, Tariq ... ThPOS-31.6
Hamimi, Ahmed ........ WeP0OS-10.6

Hamm, Christian W. . ThB04.5 ...............
Hammour, Ghena .........ccccccoeviviiiieecciieeee SaA13.5 ............
Hampson, Robert .........ccccoiiiiiiiiiieeee FrB06.3 ...............
Han Trong Thanh, Thanh .. FrPOS-34.6 ..

Han, Baozeng ................ .. SaD17.2 ...

Han, Bicheng .......cccccooiiiiii, SaA17.5 ..........
Han, Chang-Hee ..........ccccoiiiiiiiiiiic, WeP0OS-30.29 ..... 29
Han, Chengcheng . .. ThPOS-20.13 ...... 64
Han, Dong ......... .. FrC10.2

.............. .. FrC10.3 ....

Han, Hua .. WeA03.4 ..
..................... .. SaB19.3 ...

Han, JiYan ..o ThB02.5
........................................................................ FrPOS-36.5 ....... 122
Han, Jiawei .. .. ThPOS-20.10 ...... 64
Han, Jiwon .. WeP0OS-32.33 ..... 34
Han, Jooin ... . FrA13.3 ..............
Han, Martin .. .. FrPOS-21.1
........................ .. FrP0OS-235 ....... 111
Han, Namshik ThC17.3 ............. 56
Han, Paul ... FrB12.3 ...cccceee... 92
Han, Sangjin ...... .. ThPOS-23.1 ........ 66
Han, Seungwoo . .. ThC13.2 ... 55
........................................................................ ThP0OS-35.32 ...... 79
Han, Wenging ......ccccceoieeiiiieeieeeee e ThPOS-12.2 ........ 61
Han, Xian-Hua ... .. ThPOS-11.5 ........ 61
........................ .. FrPOS-11.8 ....... 106
Han, Xu .... .. WeC05.6 ..

Han, Yang ......... .. SaC13.3

Hanafusa, Akihiko . .. WeP0S-29.14 ..... 27
........................................................................ ThPOS-34.40 ...... 77
........................................................................ FrPOS-33.29 ..... 117
.................................. .. FrP0S-36.33 ..... 123
Hanaoka, Shintaro ... .. ThPOS-33.30 ...... 74
Handel, Till ............... .. WeC20.3 ............. 13
........................ .. FrP0OS-04.4 . 103
Handly, Neal .. WeC17.3 ...... .12
........................................................................ FrPOS-13.3 ....... 107
........................................................................ SaD11.3 ........... 150
Hanke, Randolf ..... .. ThAO3.1 ...ooeee 39
Hanneghan, Martin ... .. FrPOS-38.31 ..... 128
Hannula, Markus ...........cccccceeiiiiiiiiiiieeeeces FrPOS-11.5 ....... 106
Hansen, Nils-OWe ........cccccevviieiiiieeciee e, WeA10.2 ............... 3



Horne, Malcolm .. .. WeA18.3

Hornero, Roberto

Horng, Debra ........cccooiiiiiiiiieiiceeeceee

Hosaka, Ryosuke .. .

Hoshi, Hideyuki ..... .. FrP0OS-09.5

Hoshino, Junya ..... .. ThC04.3 ......c..... 53
Hosni, Mohamed ... .. WeP0OS-23.3 ........ 24
............................... .. FrB08.3 ................ 90
........................................................................ FrPOS-37.32 ...... 126
Hosseini, Anahita ..........ccccoeiiiiiiiiiiiieee ThA19.3 ... 44
Hosseini, Maryam .... .. FrP0S-22.3 ........ 110
............................... .. FrP0S-35.30 ...... 122
Hosseini, Saeed . .. WeP0OS-31.32 ...... 32
Hosseini, Seyedsina . FrA21.3
.................................. .. FrC13.2 ...

Hou, Wensheng . .. FrB18.3 .....

Hou, Zeng-Guang ....

Hou, Zhishang
Housden, Richard James ...

Hovorka, Ondrej ................. .. FrB09.5 ...t
Howard, Travis ............ .. FrPOS-35.1 ........
Howe, Robin Low Chin ..........cccccevviiiiiieenns ThPOS-24.3 ......... 67
Hoxha, Armand ...........ccccceiiiiiiiiiiie ThA12.2 ... 42
............................ .. ThPOS-19.6 ......... 64
Hoyland, Philip .. WeP0OS-30.45 ...... 30
Hoyos, Lina M. ... WeP0OS-14.4 ........ 20
Hoyt, Reed ......cccooiiiiiiiiiiieeeeee e WeC11.4 .............. 11
Hracho, Michal .. FrPOS-074 ........ 104
.................................. .. FrPOS-075 ........ 104
Hsiao, Ching-Chun ... .. WeP0OS-30.16 ...... 29
Hsiao, Jyun-Ya ......... .. WeP0OS-30.16 ...... 29
............................ .. ThPOS-056 ......... 59
Hsiao, Mei-HUi .......ccooeieeiiiecee e, SaC08.3 ............. 143
Hsiao, Pei-Chi ......cccccocvviieiiiiiiiiec e, WeP0OS-33.23 ...... 36
Hsieh, Jun-Wei ... .. ThPOS-32.17 ....... 71
Hsieh, Kuan Yu .. .. ThPOS-329 ......... 70
........................ .. ThPOS-32.28 ....... 71
........................ .. ThPOS-34.7 ......... 75
Hsu, Chao-Jung . .. ThPOS-36.24 ....... 80
HsU, Chia-YU ....ccooviiiiiiiieeieccee e ThPOS-34.49 ....... 77
Hsu, Chih-YUNQ ...c.oooiiiiiiiiiie e ThC156 ............... 56
Hsu, Hung-Jui .......

Hsu, Kuang-Yung ..

Hsu, Po-Han ..o
........................................................................ SaD04.4 ............ 148
Hsu, Po-Ya

Hsu, Yu-Hsiang ..
Hu, Chuanrui
Hu, Chunhua ..
Hu, Dinghan

Hu, Eric
Hu, Guogiang .
Hu, Hanhan ....

Hu, Hongjie .
Hu, Jiawen

181

... WeA05.1 ..
.. ThA05.4 ....
.. ThB054 ....
ThB05.5

Hu, Jingjing
Hu, Jin-Jia

Hu, Ruochen ..
Hu, Szu-Yeu
Hu, Tianren
Hu, Xiyuan ...

.. FrPOS-17.1

Hu, Yan ....... .. FrC03.4 ....

.............. .. SaA03.3 ...........

Hu, Yong .. FrP0OS-33.27 ..... 117
.................. .. FrP0OS-33.28 ..... 117
HU, YUJIN o SaC12.5 ............ 144
HU, YUXI8 oo ThPOS-20.18 ...... 65
Hua, Cam-Hao .. WeA03.3 ......
........................ .. ThC20.2 ...

Hua, NING .o ThB19.5 ...
Huang, Adam ..., WeP0OS-12.15 ..... 20
Huang, Athena Y. .. SaB15.5 ............ 139
Huang, Chenxi ...... .. FrPOS-08.7 ....... 104
Huang, Da-Ming .. FrPOS-37.25 ..... 125
Huang, Fanglin .. .. SaD12.1 ............ 151
Huang, Felix ... .. FrPOS-24.4 ....... 111
Huang, He ..o ThPOS-21.13 ...... 66
........................................................................ FrPOS-07.1 ....... 104
Huang, Jihong .. WePOS-31.9 ....... 31
Huang, Liyu .... .. FrPOS-01.5 ....... 102
Huang, Lu .... .. ThPOS-19.4 ........ 64
..................... .. ThPOS-36.12 ...... 80
Huang, Ming ... .. ThPOS-31.4 ........ 70
Huang, Qiuting ........cccoeevvieeiiiiiecieceeeeen SaA06.4 ............ 130
Huang, Rian ......cccooiiii e ThA15.1 s 43
Huang, Ringo . .. FrP0OS-34.22 ..... 119
Huang, Shoulin .. .. SaB01.5 ........... 135
Huang, Shu-Wei ........cccoooiiiiiiiiiieieee, ThA12.4 ............ 42
Huang, Tsai Hsun .........ccccooiiiiiiiiiienen WeP0OS-30.36 ..... 30
Huang, Weichen .... .. ThPOS-20.12 ...... 64
Huang, Xin ........ .. WePOS-30.32 ..... 29
..................... .. FrP0OS-33.2 ....... 115
Huang, Yanqi .. SaB10.4 ...

.. SaC024 ..

Huang, Yao ..o WeC01.1 ..o
Huang, Yi oo SaA12.5 ...........
Huang, Yifan .. SaD17.5 ............
Huang, Yi-Jie .. ThPOS-12.2
Huang, Yu ...... SaB06.5
..................... SaB18.6
........................ SaCo06.1
Huang, YuDa .....cooooiiiiiiieeee e WeP0OS-03.4
Huang, Yuanhui ThC03.2 ..............
Huang, Yu-Lin ... .. ThPOS-28.2 .
Huang, Yung-Fa .. SaD04.5 ............
Huber, Lisa ......ccooooveeiiieii WePQOS-27.7
Hubka, Peter ..., FrB10.7 ..o
Hulbner, David ... .. ThPOS-20.2 .
Huckvale, Kit ............ .. SaB08.6 ............
Huddleston, Daniel ... .. FrC17.3 ...
Huemer, Mario ......... .. FrP0OS-37.5 ..
Huertas, Gloria .. .. SaA04.6 ...
Hughes, Jeramy .........ccccoceiiiiiiniieniiecee, ThAO4.1 ...
........................................................................ ThPOS-33.25
Hui, Xiaonan ... .. WePOS-17.8
Hukins, Craig ........cccvee... .. ThPOS-03.2 ........
Humeau-Heurtier, Anne . .. WePOS-02.5
........................................ .. WeP0OS-05.4

.. FrPOS-09.6 .......
........................................................................ SaB11.4 ............
Hummel, Friedhelm Christoph .............cc...... FrPOS-27.13
Humphreys, George .. ThA20.2 ..............
Huneker, Erik ........... .. FrPOS-30.7 ..
Hung, Chen-Ying .......cccceiiiiiiiiiiieeiee e ThC19.1 ...
Hung, Chung-Lieh, Chung-Lieh ...........c......... FrPOS-37.22




Khalil, Islam S. M. .....cccoooviiiiiiiiiieeeeee. FrPOS-27.3 ........ 112
Khalil, Mohamad ..........cccccoevieiieeeeeee ThPOS-33.32 ....... 74
Khamis, Heba .......ccccccooiiiiiiiiiie e WeP0OS-335 ........ 35
Khan, Ali Fahim ... ... FrP0OS-08.12 ...... 105
............................. ... FrPOS-33.35 ...... 117
...... .. FrP0S-33.41 ...... 117

. SaB036 ...
. ThAOT.1 ..
. SaA18.1

Khan, Asad ...

Khan, Hassan Ageel .. ... WePOS-11.18 ...... 18
.................................... ... Frc17.2 .............. 100
Khan, Muhammad Saad ... ... ThPOS-26.2 ......... 68
Khan, Shehroz .................. ... ThA14.5
............................. .. FrA08.1
Khan, Sofia .....ccoeeveeiieee e ThPOS-21.1 ......... 65
Khanafer, Adib ...........cccooviiiiiiiiieeee e FrPOS-08.2 ........ 104
Khandoker, Ahsan H .. ... ThA21.5 ... 45
.................................... .. ThC16.5 .. 56
........................................................................ ThPOS-05.3 ......... 59
........................................................................ FrA10.1 ................ 85
...... FrA10.2 ..... .. 85
...... ... FrA104 ................ 85
.................................... .. FrP0OS-06.3 ........ 103
Khandoker, Ahsan H. .............cccceeeiei. FrA10.1 ..., C
Khanh, Tran QUOC .........ccceeviieeiiiee e FrP0OS-33.22 ...... 116
Kharazia, VIKtor .........cccccooviiiieeiiiiiiiiee e FrA01.2 ..cccveeen. 82
Khasnobish, Anwesha ...........cccccccveeiiieiiinnn. FrPOS-05.3 ........ 103
Khateeb, Karam ............ccccoeeiiiii, FrA01.2 ........ ...82
............................. ... SaC06.2 ............. 142
Khattak, Shahid ................. ... ThPOS-06.4 ......... 59
Kheirandish-Gozal, Leila ... .. FrA026 ................ 82
........................................................................ FrP0OS-02.1 ........ 102
Khojandi, Anahita ...........cccooceiiiiiiiiiiiine, WeP0OS-33.10 ...... 35
Khoo, Michael .. FrA11.1
.......................... FrB11.1
........................................................................ FrC11.1
........................................................................ FrC11.2
............................. SaA11.1

Khorshidi, Reza ... ThPOS-34.16
Khosravi, Mahsa .........cccccceeiiiiiiiiiiiiee e, ThPOS-35.28
Khovanov, Igor ... FrPOS-16.1
Khovanova, Natasha .. ... WeA16.2 .......c....... 5
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